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Abstract

Background: The comparative modeling approach to protein structure prediction inherently relies on a template
structure. Before building a model such a template protein has to be found and aligned with the query sequence. Any
error made on this stage may dramatically affects the quality of result. There is a need, therefore, to develop accurate
and sensitive alignment protocols.

Results: BioShell threading software is a versatile tool for aligning protein structures, protein sequences or sequence
profiles and query sequences to a template structures. The software is also capable of sub-optimal alignment
generation. It can be executed as an application from the UNIX command line, or as a set of Java classes called from a
script or a Java application. The implemented Monte Carlo search engine greatly facilitates the development and
benchmarking of new alignment scoring schemes even when the functions exhibit non-deterministic
polynomial-time complexity.

Conclusions: Numerical experiments indicate that the new threading application offers template detection abilities
and provides much better alignments than other methods. The package along with documentation and examples is
available at: http://bioshell.pl/threading3d.

Background
Protein structure prediction has become one of the key
tasks in computational biology of the post-genomic era.
Due to the growing size of structural databases, the most
important and widely used method is homology model-
ing. This methodology relies on the existence of structures
of homologous protein(s) in databases. The major parts
of this procedure are i) recognition of homology between
two proteins and ii) correct alignment for the pair of two
proteins for which homology was recognized. Here we
focus on the latter, still challenging problem. Accurate
alignment is essential for many state-of-the-art 3D protein
structure prediction algorithms [1-4]. The development
of novel threading algorithms however is hindered by i)
lack of a general consensus on scoring schemes and ii)
plethora of different variants of the same scoring function
described in literature but not available as a ready-to-use
software.
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Our contribution presents a versatile tool for the fast
and extensive aligning of two proteins with each other.
The alignment can be based on i) the two sequences, ii)
one sequence and one structure or iii) on the two struc-
tures. The first case, corresponding to pairvise sequence
alignment is trivial and can be solved by dynamic pro-
gramming. However, the other two (corresponding to
3D threading and structure alignment, respectively) are
NP-hard problems [5]. Our novel object-oriented applica-
tion, incorporated within the BioShell package [6,7], is an
integrated framework to heuristically tackle these protein-
to-protein alignment problems. The application is written
in Java language which facilitates its easy use on various
systems and architectures. The advantages and novelties
of the software over the existing and downloadable ones
[8-12] are:

i) it employs Monte Carlo (MC) to sample the
alignment space so an approximate solution to
NP-hard 3D threading problem can be found,

ii) each scoring term type is a separate object that can be
easily switched on/off and fully customized with user-
provided data, e.g. in a single run, several secondary
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structure similarity scores may be used, each of them
based on a different secondary structure prediction,

iii) new potentials and scoring schemes can be easily
implemented by users,

iv) as a result, the user obtains the best scoring solution
and a number of suboptimal alignments, ranked by
their score; the alignments can be outputted in the
Modeller [1] format file and easily used to build final
model structures.

v) it can be used as a structure alignment software, also
capable of producing suboptimal structure
alignments.

vi) it can read in and score any arbitrary alignment
provided by the user. This can be very helpful in the
manual refinement of alignments or for threading
force field development.

The project website provides extensive documentation
of the library (API) and numerous examples which show
how to run the executable threading application and how
to interact with the software library.

Implementation
The source code was divided into four main blocks:
i) encoding alignment as system coordinates, ii)
moves (alignment modification), iii) scoring and iv)
gathering results. Each of these components forms
a separate sub-package in the source code tree:
jbcl.simulations.threading, jbcl.simula-
tions.threading.movers, jbcl.simulations.
threading.ff and jbcl.simulations.thread-
ing.observers, respectively. These routines are sup-
ported by other generic BioShell components such as
Monte Carlo sampling and I/O operations. For user’s
convenience we provide also a stand-alone application.
To run calculations, the user specifies: i) input data, ii)
modification scheme and the of MC sampling and iii)
scoring function (force field).

Alignment representation
Protein-to-protein alignment between query (Q) and tem-
plate (T) proteins is defined as a list of blocks (see Figure 1
for an example). Every block represents a gapless align-
ment stretch between a query and a template sequence
[13]. An ith block is of the length Li, where the frag-
ment starts at the Ith position in the query sequence and
at the Jth position in the template sequence and ends in
I + Li and J + Li positions in the query and the template
sequences respectively. In the course of code optimization
we introduced two restrictions into the program. The first
one states that any single block cannot be shorter than
the MIN_BLOCK LENGTH which by default is set to 4.
Making this value smaller (which can be easily done with

Figure 1 Graphical representation of an alignment in BioShell-
threading. Portrayed alignment (drawn on an alignment matrix
between a query and a template) consists of 4 aligned blocks. Red dot
is an alignment of ith query’s residue to kth template’s residue. Blue
dot is an alignment of jth query’s residue to kth template’s residue.

a command line option) results in considerably higher
computational cost but occasionally might lead to better
alignments. The second rule states that an alignment must
consist of at least the MIN_NUMBER_OF_BLOCKS, by
default equal to 4. This second rule is only a technical
trick that gives all movers (see below) a chance to be exe-
cuted successfully and thus make the sampling process
more effective. Since we do not require two neighboring
blocks to be separated by a gap, it is always possible to
represent a long alignment block as concatenation of sev-
eral shorter ones. For instance, a perfect alignment of a
100 amino acid sequence with itself may be defined as
25 blocks of 4 residues each, by 4 blocks of 25 residues,
or by many other combinations of blocks which are not
separated by gaps. All of them however lead to the same
alignment and have the same score. Thus the second rule
does not limit the sampled conformational space. More-
over, both restricting parameters may be changed by the
user from the command line.

Alignment sampling
A list of blocks defines a point in the conformational space
of all possible sequence alignments between two proteins.
Sampling of this space is performed by a set of movers i.e.
objects that attempt to modify an alignment. The follow-
ing seven types of movers have been implemented so far:
Shift a block, Shrink/Expand a block, Merge two blocks,
Split one block into two new blocks, Jump part of the one
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block to a neighbor block, Create a new block and Anni-
hilate a block. The move types have been schematically
depicted in the Figure 2. The background grid represents
a classic Dynamic Programming (DP) matrix; solid and
dashed lines denote an alignment before and after a move,
respectively. BlockShift shifts a block horizontally and/or
vertically on the DP matrix with a uniform distribution
within the allowed space (blocks cannot overlap). Block-
Shrink & BlockExpand can shrink or expand a block on
either end within the allowed space. A block cannot shrink
to a length shorter than the MIN_BLOCK_LENGTH.
The length N of shrinking/expanding is generated with
1/2N distribution. BlockPartJump performs a jump of
a part of a block to a neighboring block. The length of
the jumping part was generated with uniform distribu-
tion which does not violate the MIN_BLOCK_LENGTH.
BlockSplit can split a block into two parts with con-
servation of the MIN_BLOCK_LENGTH for both of
the two parts. The split is performed with a uniform
distribution. BlocksMerge can merge two neighboring
blocks when possible. Merging continues as long as
the MIN_NUMBER_OF_BLOCKS is fulfilled. BlockAn-
nihilate can annihilate one of the alignment blocks if
the MIN_NUMBER_OF_BLOCKS is not violated. Finally,
BlockCreate creates a new block. The user can define
how often each of the move types is attempted. Once
a mover has been executed and an alignment modified,
the new conformation is accepted (or rejected) accord-
ing to the Metropolis criteria [14]. The sampling process
is governed either by Simulated Annealing (SA) [15] or
by Replica Exchange Monte Carlo (REMC) [16]. The lat-
ter offers a very effective way to sample the conforma-
tional space of all possible alignments. As an example
(see Figure 3), we show energy distributions obtained by a
REMC search comprising ten replicas running at 10 dis-
tinct temperatures: 0.08, 0.1, 0.15, 0.2, 0.5, 1.0, 2.0, 5.0, 7.0,
10.0. The distributions exhibit large overlap with neigh-
boring replicas which facilitates random walk in the tem-
perature space and results in highly enhanced sampling.
In this particular example 2pcyA query chain was mod-
elled on 2azaA template with (-TMScore) as the energy
function. However, we found this set of temperatures to
be very universal and working very efficiently for various
scoring schemes and different protein lengths. There-
fore REMC with these temperature settings (if not stated
otherwise) was used for all the numerical experiments
described in this contribution.

Alignment scoring
Each particular alignment is assessed by a scoring func-
tion (force field). This function is defined as weighted
combination of distinct terms. The scoring terms imple-
mented in the package can be divided into six cate-
gories: (i) structure based scores, such as TM-score [17]

Figure 2 Different types of moves in BioShell-Threading
software. A) Block Shift B) Shrink/Expand C) Jump the part of the
Block D&E) Split/Merge Blocks F) Annihilating of Block. For every
simulation in this contribution, probability of performing a move by
mover was with ratio: 100 : 100 : 100 : 10 : 10 : 1 for A : B : C : D : E : F,
respectively. The dashed lines represent moved (panel A) and resized
(panels B and C) alignment fragments.

or cRMSD, (ii) contact potentials such as Miyazawa-
Jerningan [18,19], (iii) environmental potentials, e.g. sol-
vent accessibility score (iv) sequence profile similarity
measures, (v) secondary structure similarity measures and
(vi) gap penalty functions. The full list of available scor-
ing methods is provided in Table 1. Group (i) of scores
require the query structure to be provided and can be
used either for benchmarking purposes (when the query
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Figure 3 Energy distributions overlap for 10 replicas in 10
different temperatures. Counts for every replica are depicted as a
logarithm. The temperatures vary from 0.08 to 10 dimensionless units.
A significant overlap between replicas suggest that the number and
temperatures distribution are chosen correctly.

structure is actually known) or for a structure-to-structure
Monte Carlo (MC) alignment. Group (ii) scores transform
a template contact map onto a query sequence based on
a current alignment. Finally, scores from groups (iii), (iv),
and (v) use various kinds of profiles: sequence profiles,
predicted propensity for a certain secondary structure
type, predicted solvent exposure level etc.

An inheritance diagram depicting basic relationships
between the classes is shown in the Figure 4, in which
each rectangle denotes an abstract interface and a box
with rounded corners - an implemented score type. All the
score types are derived from AlignmentEnergy. Some
of them also inherit from ByAtomEnergy which means
that the score value may be decomposed into a sum over
all aligned residue pairs. SubstitutionScore based
on a substitution matrix such as the BLOSSUM [36] or
PAM [37] matrix is obviously a ByAtomEnergy example,
while RMSDAlignScore cannot be implemented in this
manner. ByAtomEnergy ability is very important for the
program as it enables the calculate energy change without
the evaluating whole alignment. One a mover has altered
an alignment, it returns a list of alignment columns (i.e.
the query residue indexes) that have been affected. Then

Table 1 Potentials implemented within BioShell-threading

Score type Description

AlignemntEnergy Base class for all alignment scores

ByAtomEnergy Score depends solely on a single position in a target and the aligned position in
a template

StructureBasedScore Knows about target and template atomic coordinates

BigMatrixEnergy Pairwise per-position energy may be pre-calculated and stored in a 2D array

ContactBasedEnergy Energy that depends on a template contact map

PairwiseContactEnergy Contact based energy that is pairwise-decomposable, but can’t be precalculated
(otherwise it would result in BigMatrixEnergy score)

Score name Derived from References

DaliScore StructureBasedScore [20]

RMSDAlignScore StructureBasedScore [21]

TMAlignScore StructureBasedScore [17]

GoLikeScore ContactBased Potential [22,23]

TwoBodyContact ContactBasedPotential [18,19,24-27]

P2PScore ContactBasedPotential [28]

StrcGapPenalty ContactBasedPotential [29]

AffineGap AlignmentEnergy [30]

AsaScore BigMatrixEnergy [30]

EnvScore BigMatrixEnergy [31]

GravyScore BigMatrixEnergy [32]

ProbabilisticSecondaryScore BigMatrixEnergy [33]

ProfileScore BigMatrixEnergy [34,35]

SubstitutionScore BigMatrixEnergy [36]
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Figure 4 Energy types inheritance diagram. All interfaces and the
most important scoring types are shown in the form of UML diagram
with arrows denoting class inheritance.

the program evaluates the energy difference at these posi-
tions only. Further, some of the ByAtomEnergy scores
can be pre-calculated for every query-template residue
position once the program is started and stored in a
2D array. Such scores implement a BigMatrixEnergy
interface and SubstitutionScore is an example of
it. An interesting case is StrGapPenalty derived from
ContactBasedEnergy. Indeed, the penalty for a gap
introduced into a template structure is assessed based on
the number of lost contacts. The user can easily imple-
ment one’s own scoring function by extending one of the
provided abstract classes [30].

Results and discussion
Here we use the application in two real life examples to
demonstrate the robustness and possible applications of
the software. The scripts used in the experiments with the
relevant input data were published on the project website.

Threading as a structural alignment algorithm
Threading where both the query and the template pro-
tein structures are known is equivalent to the protein
structural alignment. The calculation of such alignments
is a perfect test for searching strategies. In the Bioshell-
Threading package there are three scoring functions
which can be used for this purpose: TM-score, RMSD
and DALI-score. In this contribution we compare the TM-
align [17] algorithm with 3D threading in which -TMscore

[17] was used as an energy function. The benchmark set
[38] comprises more than 1000 pairs of homologous pro-
teins. REMC simulation was performed for 10 replicas
with temperatures distributed from 0.08 to 10.0 dimen-
sionless units. It can be be seen in the Figure 5A that
alignments found by REMC search are in most cases
very close to TM-align results. In a very few cases, how-
ever, 3D threading can find a significantly better match
which suggests that the heuristic search implemented in
TM-align, although very fast, does not always find the
optimal solution. The calculations were repeated with the
fragment-based variant of TM-align (fr-TM-align) [39]
which resolved virtually all of the discrepancies. On the
other hand, other structural alignment tools such as CE or
DALI yielded alignments with worse TM-scores (data not
shown). This was expected since these tools were designed
to optimize their own Z-scores rather than the TM-score
parameter. It should be noted that this parameter was
arbitrarily chosen in this experiment to test sampling effi-
ciency. Searching with BioShell-Threading also generates
sub-optimal structural alignments which are often very
close (within 0.01 TM-score), but may differ significantly
from the optimal solution (data not shown).

Quality of query sequence-template structure alignments
To test the Threading algorithm on more realistic prob-
lems, the MALIDUP [40] benchmark has been used.
Results are shown in the Figure 5B. MALIDUP bench-
mark comprises 241 protein pairs of diverged dupli-
cated domains. It was chosen because the evolutionary
relation for the domains under consideration is fairly
recognized and not biased by sequence similarity. The
3D-Threading algorithm was compared with four other
methods: global sequence alignment with the BLOSUM62
matrix (optimized in [38]), profile-to-profile alignment

Figure 5 Example results. (A) REMC-Threading algorithm (abscissa)
as a structure alignment software compared to TM-align (ordinate) on
more than 1000 protein pairs. (B) Comparison between BLOSUM62,
PICASSO3, HHAlign, Threading1D and REMC-Threading: white bars -
average TMscore, striped bars - average Al0P , dotted bars - average
Al4P alignment quality on MALIDUP set. The best value for all the
three score types is 1.0.
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(optimized in [38]) with the PICASSO3 [34] scoring func-
tion, Threading1D [38,41] and the widely used, state-of-
the-art method: HHAlign [10,42,43]. For profile-to-profile,
threading 1D and threading 3D runs sequence profiles
were generated with five PsiBlast [44] iterations against
the NR90 database and e-value threshold below 0.00001.
For the HHalign algorithm, multiple sequence alignments
(MSA), were created in the local searching mode with
hhblits [43] on the NR20 database created on January
10, 2011. Subsequently, these MSAs were used in align-
ing query and template sequences with hhalign, in the
global alignment mode.

The following scoring terms were used: EnvScore,
ProbabilisticSecondaryScore, PICASSO3, Go
LikeScore,TwoBodyContactwith Miyazawa-Jernigan
contact scoring and StrcGapPenalty. The following
weights: 0.1, 0.25, 0.5, 1.0, 0.4 and 0.15, respectively were
optimized on the ProSup [45] dataset. The objective of
this test was the quality of calculated alignments i.e.
average TM-score and alignment overlap with manually
curated alignments. The latter was measured as the per-
cent of correctly aligned positions AL0P and the fraction
of aligned positions predicted with an error of at most
four positions AL4P. For the MALIDUP set it can be
observed that the threading algorithm, which incorpo-
rates 3D information from the template structure (column
‘R’ in the Figure 5B), performs better than the other
tested algorithms, both in respect of average TM-score
and overlap with manual alignments (as assessed by AL0P
and AL4P scores). Profile-based aligners: Threading 1D
and HHAlign perform comparably on these benchmarks,
whereas BioShell-Threading performs much better. In
particular, when compared to HHAlign (column ‘H’), it
achieves approximately 0.09 higher AL0P and 0.24 higher
AL4P. This is partially due to the fact, that in case of
unrecognized homology, HHAlign returns a null align-
ment (which affects the averaged score value). There are
some possible applications of this result. It can be used to
generate alignment boundaries for protein modeling algo-
rithms which can use such the information [32,46]. In this
case the alignment boundary is the range for every query’s
residue to which it can align within the template structure.
It is also possible, using sub-optimal alignments, to cre-
ate more diverse spatial constraints for algorithms such as
Modeller [1].

Practical considerations
The computational approach utilized in this contribution
is an example of a stochastic simulation rather than a typ-
ical alignment method. User has to define a number of
parameters to control this process, such as the number of
Monte Carlo replicas and the respective set of their tem-
peratures. Fortunately, several methods have been devised
for REMC parameters selection, e.g. [32,47]. In general,

these parameters depend both on query and template pro-
teins and should be optimized separately for each case.
However, for the sake of simplicity, for any benchmark cal-
culation presented in this contribution we used the same
set of ten replicas as described above. This temperature
set is wide enough to obtain good results for all the test
cases but inevitably increases the computational effort.
Optimization of these parameters might also occasionally
lead to better alignments. However, even for the optimal
set of parameters it takes from several minutes to more
than an hour to reliably sample the low energy area of the
alignment space. The three-dimensional threading Monte
Carlo simulation will always be at least an order of magni-
tude slower than a dynamic programming calculation but
is usually faster than RAPTOR - another three dimensional
threading where calulations even for short sequences
take more than an hour [48]. RAPTOR method how-
ever employs branch-and-bound approach and, unlike a
stochastic simulation, the reach of the global optimum
of a scoring function is guaranteed. Other parameters a
user should optimize are: scoring function weights and
probabilities of particular alignment modifications (i.e.
moves). The extensive study of this parameter space is
beyond the scope of this paper and will be described
elsewhere. In this work, to avoid overtraining, we opti-
mized the scoring function and movers set on ProSup
data set [49], which has not been used for benchmarking
purposes.

The 3D threading application can also be used as a
structural alignment method. In the presented bench-
mark, it has been compared with TMAlign and yielded
nearly the same results. CPU time required by TMA-
lign was however about two orders of magnitude shorther
(minutes to an hour by the threading vs seconds by TMA-
lign). This result is a direct consequence of the number
of times each of the two programs calls the TM-score
evaluation routine. In order to test the convergence of
the threading, calculations were started from a random
alignment. During the simulation TM-score has to be
evaluated at every Monte Carlo move which, unlike scores
derived from ByAtomEnergy, cannot be recalculated
locally just for the moved block. TMAlign, on the other
hand, starts from an alignment computed by a dynamic
programming procedure and evaluates TM-score a few
times until convergence is reached. The threading simu-
lation however provides a numer of different suboptimal
alignments which all fall within 0.01 range in TM-score
units.

Conclusions
BioShell-Threading implements a three-dimensional pro-
tein threading algorithm based on a Monte Carlo search
scheme. The code has been written in Java language which
makes it virtually machine independent. It implements
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numerous scoring (energy) functions. Some of them can
be applied in regular Dynamic Programming. For oth-
ers, the optimization becomes a NP-hard problem and
demand more time consuming methods (e.g. MC). The
package provides a ready to use command-line application
and a Java software library. This makes BioShell-Threading
a component that can be very easily incorporated into
larger protein structure pipelines [50]. By providing subop-
timal alignments, the package can increase the accuracy of
widely used protein folding softwares and proteins struc-
ture classification methods. However, the main goal of
BioShell-Threading is the refinement of query-to-template
alignments. At the time, when fold recognition methods
are fast and quite accurate, alignment accuracy is the lim-
iting factor. Thus using certain fast algorithms [10,41,44]
to search the whole protein databases and then refine top
hits with more sophisticated scoring function seems to be of
a great value to the protein modeling community.
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• Any restrictions to use by non-academics: licence

required

Competing interests
The authors declare that they have no competing interests.

Authors’ contributions
PG, AK, AK, DG developed the idea and the framework of the software. PG and
DG implemented the software and carried out analyses. All authors wrote,
read and approved the final manuscript.

Acknowledgements
We would like to acknowledge support from NIH Grants R01GM072014,
R01GM073095, R01GM081680 and R01GM081680-S1. A. Kolinski acknowledges
support from the Foundation for Polish Science TEAM project (TEAM/2011-7/6)
co-financed by the European Regional Development Fund operated within
the Innovative Economy Operational Program. D. Gront was supported by the
Polish National Science Centre (NCN), grant no. DEC-2011/01/D/NZ2/07683.
The computational part of this work was done using the computer cluster at
the Computing Center of the Department of Chemistry, University of Warsaw.

Author details
1Laboratory of Theory of Biopolymers, Faculty of Chemistry, University of
Warsaw, Pasteura 1, 02-093 Warsaw, Poland. 2Battelle Center for Mathematical
Medicine, The Research Institute at Nationwide Children’s Hospital, 700
Childrens Drive, Columbus, OH 43205, USA. 3Department of Pediatrics, The
Ohio State University, Columbus, OH 43205, USA.

Received: 25 November 2012 Accepted: 18 November 2013
Published: 20 January 2014

References
1. Sali A, Blundell TL: Comparative protein modelling by satisfaction of

spatial restraints. J Mol Biol 1993, 234:779–815.

2. Kolinski A: Protein modeling and structure prediction with a reduced
representation. Acta Biochimica Polonica 2004, 51:349–371.

3. Zhang Y: I-TASSER server for protein 3D structure prediction.
BMC Bioinformatics 2008, 9:40.

4. Kallberg M, Wang H, Wang S, Peng J, Wang Z, Lu H, Xu J:
Template-based protein structure modeling using the RaptorX web
server. Nat Protocols 2012, 7:1511–1522.

5. Lathrop RH: The protein threading problem with sequence amino
acid interaction preferences is NP-complete. Protein Eng 1994,
7:1059–68.

6. Gront D, Kolinski A: BioShell - a package of tools for structural biology
computations. Bioinformatics 2006, 22:621–622.

7. Gront D, Kolinski A: Utility library for structural bioinformatics.
Bioinformatics 2008, 24:584–585.

8. Marti-Renom MA, Madhusudjan MS, Sali A: Alignment of protein
sequences by their profiles. Protein Sci 2004, 13:1071–87.

9. Zhou H, Zhou Y: Fold recognition by combining sequence profiles
derived from evolution and from depth-dependent structural
alignment of fragments. Proteins 2005, 58:321–328.

10. Soding J: Protein homology detection by HMM–HMM comparison.
Bioinformatics 2005, 21:951–960.

11. Lobley A, Sadowski MI, Jones DT: pGenTHREADER and
pDomTHREADER: new methods for improved protein fold
recognition and superfamily discrimination. Bioinformatics 2009,
25:1761–1767.

12. Chen H, Kihara D: Effect of using suboptimal alignments in
template-based protein structure prediction. Proteins 2010,
79:315–34.

13. Mirny LA, Shakhnovich EI: Protein structure prediction by threading.
why it works and why it does not? J Mol Biol 1953, 283:507–526.

14. Metropolis N, Rosenbluth AW, Rosenbluth MN, Teller AH, Teller E:
Equations of state calculations by fast computing machines.
J Chem Phys 1953, 21:1087–1092.

15. Kirkpatrick S, Gelatt CD, Vecchi MP: Optimization by simulated
annealing. Science 1983, 220:671–680.

16. Swendsen RH, Wang JS: Nonuniversal critical dynamics in Monte
Carlo simulations. Phys Rev Lett 1987, 58:86–88.

17. Zhang Y, Skolnick J: TM-align: a protein structure alignment
algorithm based on the TM-score. Nuc Acids Res 2005, 33:2302–2309.

18. Miyazawa S, Jernigan RL: Estimation of effective interresidue contact
energies from protein crystal structures: quasi-chemical
approximation. Macromolecules 1985, 18:534–552.

19. Miyazawa S, Jernigan RL: Residue-residue potentials with a favorable
contact pair term and an unfavorable high packing density term, for
simulation and threading. J Mol Biol 1996, 256:623–644.

20. Holm L, Sander C: Protein structure comparison by alignment of
distance matrices. J Mol Biol 1993, 233:123–38.

21. Kabsch W: A solution of the best rotation to relate two sets of
vectors. Acta Crystallogr 1976, 32:922–923.

22. Taketomi H, Ueda Y, Go N: Studies on protein folding, unfolding and
fluctuations by computer simulation. Int J Pept Prot Res 1975,
7:445–459.

23. Tegge A, Wang Z, Eickholt J, Cheng J: NNcon: Improved protein
contact map prediction using 2D-recursive neural networks.
Nucl Acids Res 2009, 37:W515–W518.

24. Godzik A, Kolinski A, Skolnick J: Are proteins ideal mixtures of amino
acids? analysis of energy parameter sets. Protein Sci 1995, 4:2107–17.

25. Skolnick J, Jaroszewski L, Kolinski A, Godzik A: Derivation and testing of
pair potentials for protein folding: when is the quasichemical
approximation correct? Protein Sci 1997, 6:676–688.

26. Skolnick J, Kolinski A, Ortiz A: Derivation of protein-specific pair
potentials based on weak sequence fragment similarity. Proteins
2000, 38:3–16.

27. Vendruscolo M, Domany E: Pairwise contact potentials are unsuitable
for protein folding. J Chem Phys 2004, 109:11101–11108.

28. Eyal E, Frenkel-Morgenstern M, Sobolev YV, Pietrokovski S: A pair-to-pair
amino acids substitution matrix and its applications for protein
structure prediction. Proteins 2007, 67:142–53.

29. Miyazawa S, Jernigan RL: Identifying sequence–structure pairs
undetected by sequence alignments. Protein Eng 2000, 13:459–475.

http://www.bioshell.pl/threading3d
http://www.bioshell.pl/threading3d


Gniewek et al. BMC Bioinformatics 2014, 15:22 Page 8 of 8
http://www.biomedcentral.com/1471-2105/15/22

30. Bioshell’s Documentation website [http://www.bioshell.pl/~git/
biosimulations.doc/html]

31. Chang I, Cieplak M, Dima R, Maritan A, Banavar JR: Protein threading by
learning. Proc Natl Acad Sci 2001, 98:14350–14355.

32. Gront D, Kolinski A: Efficient scheme for optimization of parallel
tempering Monte Carlo method. J Phys: Condens Matter 2007,
19(3):036225–036234. [http://dx.doi.org/10.1088/0953-8984/19/3/
036225]

33. Wang G, Dunbrack RL: Scoring profile-to-profile sequence
alignments. Protein Sci 2004, 13:1612–1626.

34. Mittelman D, Sadreyev R, Grishin NV: Probabilistic scoring measures for
profile-profile comparison yield more accurate short seed
alignments. Bioinformatics 2003, 19:1531–1539.

35. Yona G, Levitt M: Within the twilight zone: a sensitive profile-profile
comparison tool based on information theory. J Mol Biol 2002,
315:1257–7.

36. Henikoff S, Henikoff JG: Amino acid substitution matrices from protein
blocks. Proc Nat Ac Sci 1992, 89:10915–10919.

37. Dayhoff MO, Schwartz RM: Chapter 22: A model of evolutionary
change in proteins. In Atlas of Protein Sequence and Structure 1978.

38. Gniewek P, Kolinski A, Gront D: Optimization of profile-to-profile
alignment parameters for one-dimensional threading. J Comp Biol
2012, 19:879–886.

39. Pandit SBB, Skolnick J: Fr-TM-align: a new protein structural alignment
method based on fragment alignments and the TM-score.
BMC Bioinformatics 2008, 9:531+.

40. Cheng H, Bong-Hyun K, Grishin NV: MALIDUP: A database of manually
constructed structure alignments for duplicated domain pairs.
Proteins 2008, 70:1162–6.

41. Gront D, Blaszczyk M, Wojciechowski P, Kolinski A: Bioshell Threader:
protein homology detection based on sequence profiles and
secondary structure profiles. Nucl Acids Res 2012, 23:2522–2527.

42. Farrar M: Smith-Waterman speeds database searches six times over
other SIMD implementations. Bioinformatics 2007, 23:156–61.

43. Remmert M, Biegert A, Hauser A, Soding J: HHblits: Lightning-fast
iterative protein sequence searching by HMM-HMM alignment.
Nat Methods 2011, 25:173–5.

44. Altschul SF, Madden TL, Schaffer AA, Zhang J, Zhang Z, Miller W, Lipman
DJ: Gapped BLAST and PSI-BLAST: a new generation of protein
database search programs. Nucleic Acids Res 1997, 25:3389–3402.

45. Lackner P, Koppensteiner WA, Sippl MJ, Domingues FS: ProSup: a refined
tool for protein structure alignment. Protein Eng 2000, 13:745–752.

46. Trojanowski S, Rutkowska A, Kolinski A: TRACER. A new approach to
comparative modeling that combines threading with free-space
conformational sampling. Act Bioch Pol 2010, 57:125–133.

47. Trebst S, Troyer M, Hansmann UHEH: Optimized parallel tempering
simulations of proteins. J Chem Phys 2006, 124(17):174903–174908,
[http://dx.doi.org/10.1063/1.2186639]

48. Xu J, Li M, Kim D, Xu Y: RAPTOR: optimal protein threading by linear
programming. J Bioinform Comput Biol 2003, 1:95–117. [http://view.ncbi.
nlm.nih.gov/pubmed/15290783]

49. Domingues FS, Lackner P, Andreeva A, Sippl MJ: Structure-based
evaluation of sequence comparison and fold recognition alignment
accuracy. J Mol Biol 2000, 297(4):1003–1013.

50. Kmiecik S, Jamroz M, Zwolinska A, Gniewek P, Kolinski A: Designing an
automatic pipeline for protein structure prediction. NIC Series 2008,
40:105–108.

doi:10.1186/1471-2105-15-22
Cite this article as: Gniewek et al.: BioShell-Threading: versatile Monte Carlo
package for protein 3D threading. BMC Bioinformatics 2014 15:22.

Submit your next manuscript to BioMed Central
and take full advantage of: 

• Convenient online submission

• Thorough peer review

• No space constraints or color figure charges

• Immediate publication on acceptance

• Inclusion in PubMed, CAS, Scopus and Google Scholar

• Research which is freely available for redistribution

Submit your manuscript at 
www.biomedcentral.com/submit

http://www.bioshell.pl/~git/biosimulations.doc/html
http://www.bioshell.pl/~git/biosimulations.doc/html
http://dx.doi.org/10.1088/0953-8984/19/3/036225
http://dx.doi.org/10.1088/0953-8984/19/3/036225
http://dx.doi.org/10.1063/1.2186639
http://view.ncbi.nlm.nih.gov/pubmed/15290783
http://view.ncbi.nlm.nih.gov/pubmed/15290783

	Abstract
	Background
	Results
	Conclusions

	Background
	Implementation
	Alignment representation
	Alignment sampling
	Alignment scoring

	Results and discussion
	Threading as a structural alignment algorithm
	Quality of query sequence-template structure alignments
	Practical considerations

	Conclusions
	Availability and requirements
	Competing interests
	Authors' contributions
	Acknowledgements
	Author details
	References


<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /PageByPage
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.1000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<

    /BGR <>
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000500044004600206587686353ef901a8fc7684c976262535370673a548c002000700072006f006f00660065007200208fdb884c9ad88d2891cf62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef653ef5728684c9762537088686a5f548c002000700072006f006f00660065007200204e0a73725f979ad854c18cea7684521753706548679c300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /CZE <>
    /DAN <>
    /DEU <>
    /ESP <>
    /ETI <>
    /FRA <>
    /GRE <>

    /HRV <>
    /HUN <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020b370c2a4d06cd0d10020d504b9b0d1300020bc0f0020ad50c815ae30c5d0c11c0020ace0d488c9c8b85c0020c778c1c4d560002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /LTH <>
    /LVI <>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken voor kwaliteitsafdrukken op desktopprinters en proofers. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /POL <>
    /PTB <>
    /RUM <>
    /RUS <>
    /SKY <>
    /SLV <>
    /SUO <>
    /SVE <>
    /TUR <>
    /UKR <>
    /ENU (Use these settings to create Adobe PDF documents for quality printing on desktop printers and proofers.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /NoConversion
      /DestinationProfileName ()
      /DestinationProfileSelector /NA
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure true
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /LeaveUntagged
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [595.440 793.440]
>> setpagedevice


